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Abstract

We consider the inverse time-harmonic electromagnetic scattering problem of reconstructing
an object from knowledge of the generated far field pattern for one incident field in the case
of a long tubular object. Both perfectly conducting and penetrable objects are considered.
The inverse scattering problem can be formulated as a non-linear, ill-posed operator equation,
where the operator is the far field map that maps the boundary of the scatterer to the far
field pattern of the scattered field. The shape of the scatterer is reconstructed using a Gauss—
Newton minimization procedure for the regularized relative residual of this equation. Our main
theoretical result is a characterization of the domain derivative of the far field map for the class
of tubular objects considered. Numerical examples are provided in which the computation of
the electromagnetic scattered fields and their domain derivatives are carried out using boundary
element methods. Even for noisy data we obtain very accurate reconstructions of scatterers
with rather complicated shapes.

Keywords: inverse scattering, Maxwell’s equations, shape derivative, tubular objects

MSC codes: 35R30, 78A46

1 Introduction

In this paper, we are concerned with the scattering of time-harmonic electromagnetic waves by a
perfectly conducting or penetrable obstacle. Motivated by applications in the design of highly chiral
scatterers [7-10], we consider tubular objects, in particular, those having a helical structure. We
derive a computable characterization of the domain derivative of the far field map for such objects
and numerically solve the inverse problem of reconstructing such objects from far field data for one
incident field through a regularized iterative Gauss-Newton scheme.

Tubular scatterers have previously been considered in a series of papers [1,5,8] in the case
of a very small cross section. In this case, asymptotic representation formulas for the scattered
electromagnetic field and the derivative of the resulting far field with respect to variations of the
curve have been derived and used in algorithms for finding such objects from far field data and
optimizing the center curve in order to maximize electromagnetic chirality. However, the objects
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arising via this approach have turned out to be difficult to realize in practice due to their extremely
thin nature. Thus, there is a need to develop shape optimization procedures for thicker tubular
objects. It is our ultimate aim to generalize the results obtained using asymptotic representation
formulas to the more general class of obstacles considered here. Characterizing the domain derivative
and solving the inverse scattering problem is a first step in this direction.

The principal approach to solving an inverse scattering problem by an iterative algorithm of
Gauss—Newton type is well-established, see [15] and the references contained therein. Given an
incident field, one studies the dependence of the scattered field or its far field pattern on variations
of the boundary of the scatterer. Considering an abstract far field map that maps the boundary of
the obstacle onto the far field of the scattered field, one needs to establish existence of the map’s
Fréchet derivative as well as a characterization of this derivative that allows its computation in
numerical algorithms.

We base our work on the existence proofs and characterization of the domain derivative of the
electromagnetic far field established in [13,19] for perfectly conducting and in [14] for penetrable
scatterers. By using a representation of the boundary of the scatterer by a parametrization involving
functions from a suitably chosen function space, one may consider the far field map as an operator
mapping (a subset of) a normed space to the space of far field patterns. In previously published
realizations of this approach [12], star-shaped objects were considered. This assumption renders
the dependence of the boundary parameterization on functions in the domain of the far field map
linear. This substantially simplifies both the characterization of the domain derivative as well as
the implementation of the numerical algorithm. In contrast, the tubular domains considered here
have a non-linear dependence of their boundary parametrizations on the functions in the domain
of the far field map. A careful analysis of their linearizations yields both explicit expressions for all
terms in the domain derivative characterization as well as the theoretical arguments to apply the
previously established existence results.

Our work is limited to the case of a homogeneous, isotropic exterior medium, and, in the case
of a penetrable obstacle, we will also assume that the material inside the scatterer is homogeneous
and isotropic. This allows us to formulate equivalent boundary integral equations for the scattering
problems which may be solved by the boundary element method. We note that for both the perfect
conductor and the penetrable medium problem, the domain derivative for the scattered far field is
characterized by an exterior boundary value problem of the same structure as the original scattering
problem. Thus, in either case the same boundary integral equation formulation may be used for
both problems. The relevant operators need to be assembled only once in each iteration step and
the evaluation of the domain derivative becomes very efficient when fast solvers for the discrete
equations are available.

In section 2 we start by providing mathematical preliminaries and formulating both the direct
and the inverse scattering problems for general scatterers. We also describe the principal approach
of solving an inverse scattering problem by a reconstruction algorithm of Gauss—Newton type that
minimizes the residual in a non-linear ill-posed operator equation for the far field map. We recall
the characterization of domain derivatives of this map via boundary value problems. In section
3, we define the long tubular obstacles of interest and consider perturbations of their surfaces.
Our main theoretical results are Theorem 3.5 in which we characterize the domain derivative of
the far field map for such specific obstacles and Corollary 3.7 which gives explicit expressions of the
linearizations. Based on the boundary value problem formulation discussed in section 2, both results
combined provide computable expressions for the domain derivative that can be used in the concrete
implementation of an iterative reconstruction algorithm. Such an implementation is discussed in
section 4. Suitable regularization terms for the objective functional are introduced. The boundary
value problems can be solved using boundary integral equations. We conclude by providing three
examples of reconstructions of scatterers in different configurations.



2 The inverse electromagnetic scattering problem

In this section we give an overview over the mathematical formulation of both the direct and the
inverse scattering problem. Before we do so, we first introduce some differential operators together
with some spaces and traces that are required for the study of time-harmonic Maxwell’s equations.

The differential operators grad, div, curl and A denote the variational (or weak) gradient,
divergence, rotation and Laplace operator, respectively. We use the standard Sobolev spaces H'(D'),
HY (D', C?) as well as

H(curl,D') = {ue L*(D') : cwrVue L*(D',C*, j=1,...,p},

which are defined for any Lipschitz domain D’ C R3. As usual, an index “loc” denotes spaces of
functions that are in the corresponding Sobolev space for every compact subdomain. The trace
spaces H*(OD"), H*(0D',C?), s = +1/2 are also standard. For U € H*(D',C?), we also define the
tangential trace v,U = U x v on 8D’ and the corresponding boundary space V; = v, (H'(D’, C?)).
The dual space V,* is defined via an extension of the bilinear form

(U, V)iop = U-(vxV)ds, U,V cL?dD),
oD
where L?(0D’) denotes the space of square integrable tangential vector fields on dD’. Also, the
surface divergence operator Div on 0D’ may be defined for distributions in V,* by a suitable extension

(see [2] for details). The tangential trace ; can be extended to a bounded, surjective operator
v : H(curl, D) — H~'/?(Div,dD’), where

H'2(Div,oD’) = {V €V : DivV € HV*(0D')}.

Let n : HY/?2(0D") — H'(D') denote a bounded right inverse of the Dirichlet trace vy : H'(D') —
H'Y2(dD"). The vectorial surface curl operator Curl = ~; gradn : H/2(0D') — H~/?(Div,dD’) is
bounded. Additionally, we introduce the Neumann trace yy: H(curl®, D') — H~/?(Div,0D’),

1
WU = — yicurlU U c H(curl®, D).
iwp

Denote by w the angular frequency, by €¢ and g the electric permittivity and magnetic per-
meability of the homogeneous background medium and by k = w,/gopio the wave number. In our
scattering problem, let the pair (E*, H") denote smooth incident fields that satisfy the time-harmonic
Maxwell’s equations

curl B —iwpg H' = 0, curl H +iweg E' = 0 in R?. (1)

We assume the scattering object to be a bounded tubular C'-smooth domain D C R3 such
that R\ D is connected. Throughout this work, the exterior unit normal to dD is denoted by v.
Even though we study Maxwell’s equations for these scattering objects, we note that many of the
results reported here hold in the more general case of a Lipschitz domain. We assume that incident
fields E*, H' satisfying (1) illuminate the scatterer D. The interaction of the incident fields with
the medium D produces scattered fields E®, H®, which constitute a solution to the time-harmonic
Maxwell’s equations away from the scatterer and which satisfy the Silver—Miiller radiation condition

dm e (Vi HY (2) x @ = Ve BX (@) = 0 (2)
X o
uniformly with respect to the direction of observation Z := z/|z| € S* ;== {y € R? : |y| = 1}. A
pair of fields satisfying (2) is called radiating. We distinguish between two different models for the
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scattering object D, which result in contrasting boundary conditions on 9D for the scattered fields.
The first model is the perfect conductor model. The scattering problem is to determine the vector
fields E°, H® € Hyo.(curl, R\ D) that satisfy

curl E° —iwpug H® = 0, curl H® +iwey E* = 0 in R*\ D, (3a)
WE* = —y,E" on 0D (3b)

together with the Silver-Miiller radiation condition (2). The second model describes a penetrable
scattering object. In this case we introduce piecewise constant permittivity and permeability dis-
tributions € and g with € = €, g = p1 in D and € = gy, . = o in R*\ D. The Maxwell system
for this transmission problem is to find the vector fields E*, H® € Hy,.(curl,R*\ D) U H(curl, D)
that fulfill

curl B —iwpg H® = 0, curl H® + iweg E° = 0 in R*\ D,
curl E° —iwp, H® = 0, curl H® +iwe; E° = 0 in D,
[’YtES]aD = —%Ei ) [’YtHS]aD = —’YtHi on 9D (4b)

(4a)

together with the Silver-Miiller radiation condition (2). Here, [-]op denotes the difference of the
boundary values taken from outside and inside of D, respectively. It is well-known that under our
assumptions, both of these problems are uniquely solvable (see, e.g., [18, Ch. 10, 11]).

As a consequence of (2), for both problems (3) and (4), the scattered electric field E°® can be
asymptotically expanded as

eik\w\

E’(x) = prp (E‘X’@) + O(|w|71)) , x| — oo,

uniformly with respect to £ = x/|z|. The density E* € L?(S?) is called the electric far field
pattern.

We address the inverse problem to reconstruct the boundary 0D of the tubular scattering object
D from knowledge of E™ for one single pair of incident fields E*, H'. It is not known whether
this problem possesses a unique solution. However, promising numerical reconstructions have been
reported for star-shaped obstacles using iterative methods based on the shape derivative of the far
field pattern [12]. This is the approach that we also use in the present paper. In the remainder
of this section we give a brief summary of results concerning shape-derivatives for electromagnetic
scattering problems based on domain derivatives (see [12-14] for details). Formally, we consider the
map

F:M— LZS*, 0D~ E>, (5)

that maps boundaries of scattering objects 0D from an admissible set M to the electric far field
pattern that is generated upon illumination of D with E*, H*. We refer to this map as the far field
map.

To establish the linearization of the far field map with respect to boundary variations, consider
a sufficiently small 5 € C'(R3 R?), compactly supported in a neighborhood of 9D such that the
map « — « + n(x) is a diffeomorphism and maps D to a perturbed domain D,, with boundary
0D, ={y=x+n(x): x € 0D}. For such perturbations of D it has been shown that there exists
the domain derivative E’ of the scattered field [14], a radiating solution of Maxwell’s equations with
far field E'> = F'[0D]n depending linearly on n, such that

1 /
WHF(@DW) — F(0D) — F'[0DInll 2@ — 0, [0l — 0. (6)



In the perfect conductor case (3), the fields E', H' € Hy.(curl,R?\ D) are radiating solutions of
(3a) with the boundary condition (3b) replaced by

wE' = iwpen, v x ywE — Curl(n,E,) ondD, (7)

see [13,19]. Here E = E'+ E* is the total electric field of the original scattering problem (3) and the
index v denotes the normal component of the corresponding vector fields. For penetrable media the
situation is similar [14]: The fields E', H' € Hy,.(curl,R*\ D)U H(curl, D) are radiating solutions
of (4a) with the transmission condition (4b) replaced by

[’YtE/]aD = lw [N]aD n, (v xvH) — [Cur1<77uEu)]aD

on 0D, (8)
['YtH/]aD = —iwlelypm, (v x wE) — [Curl(n, H,)],,

where now E = E' + E°, H = H' + H” are the total fields in the original problem (4).

One usually assumes that 0D is represented by an element of some metric space M. In much of
the literature on iterative methods for inverse scattering problems, only star shaped obstacles are
considered. Then M is the set of positive functions on the unit sphere representing the distance of
each point on 0D from the origin. In this paper, we consider tubular scatterers and M is a set of
admissible parametrizations of objects of this type. Exact definitions are given in section 3 below.
In a slight abuse of notation, we henceforth consider F' : M — L?(S?), X +— E, where 9D is
represented by X. Thus, either inverse problem can be formulated as: Given ES,, € LZ(S?), find
X € M such that

F(X) = B (9)

Linearizing (9) leads to the Gauss-Newton iteration
Xont1 = Xp + Hy, F/[XTL]HTL = E((ﬁta - F(Xn) :

We note that in this formulation we automatically avoid the difficulty that for a boundary surface
0D with representation X € M, the perturbed domain dD,, may not have such a representation.
By directly perturbing X, we stay inside the admissible class of domains.

3 Tubular obstacles

The obstacles that we discuss in this work are longitudinal objects that follow a central spine curve
C. The cross section that is perpendicular to the center curve is assumed to be a disc at each point,
but the radius » may vary along the curve.

Let us start by reminding the reader of some results concerning perturbations of regular curves
obtained in [11]. Let z : [0,1] — R?® be a parametrization of a C*-smooth regular curve C. By
(t,m,b) we denote a continuous orthogonal frame accompanying C, i.e., at every 7 € [0, 1], we have
t(7) = 2'(1)/|2'(7)| and (¢(7),n(7),b(7)) is an orthonormal basis of R3. Moreover, all three vectors
continuously depend on 7. Let § : [0,1] — R? denote the parametrization of another C*-curve.
Then, [11, Proof of Lem. 4.1] yields a continuous orthogonal frame of the curve parametrized by
z + 0 denoted by (ts, s, bs) given by

o 2 +46
P
b-ts
= (t-t —— (t X ts) — -ts)t
ns = (t-ts)n 1+t-t5( Xts) = (n-t5)t,
’I’L-tg
bs = (t-t5) b+ ——(t xts)— (b-ts5)t.
5 (t-ts5) +1+t't5(><5) (b-ts)



Moreover, an asymptotic expansion with respect to the magnitude of the perturbation is provided,
which reads

8 8-t
t :t+—/——/t+0 5/|Oo), (11&
5=t 2= e olg] )
d-n ,
ng =n — 7 +o(||0"0) (11b)
&b
bs = b————t+0([6]) (11c)

as ||8']|oc — 0. We note that the condition that (¢, m,b) is continuous on [0, 1] will not necessarily
be satisfied by the Frénet frame, which is the standard accompanying orthogonal frame used in
differential geometry. If the curvature of C' vanishes at some point, the Frénet frame is not defined
in that point, and a continuous extension may also not be possible. In the worst case of a straight
line the Frénet frame is not defined for any point. Instead, we use rotation minimizing frames
known, e.g., from applications in computer graphics [21].

Definition 3.1 Let z : [0, 1] — R? be a parametrization of a C?-smooth reqular curve C. The frame
(t,n,b) € C([0,1],R3*3) is called a rotation minimizing frame of C, if

Z/
t:|—,|, t-n =0, n' = —(t -n)t, b=txn on [0,1].
z
Given a curve C with a rotation minimizing frame, we now turn to the definition of the surface
of a long tubular obstacle having C' as its spine curve. Such a surface will be represented by an atlas
of three charts, Tyody, Tstart and Tena, parametrizing the tubular body Shoqy, the start cap Sgare and

the end cap Senq, respectively. To define these charts, we additionally introduce the vectors

C(7,¢) = cos(p)n(7) + sin(p) b(7), (12a)
Estart (V) = cos(p) sin(?) b(0) + sin(e) sin(?) n(0) — cos(J) £(0) , (12b)
Eena(V, ) = cos(p) sin(?) n(1) + sin(p) sin(?) b(1) + cos(v) ¢(1), (12¢)
where 7 € [0,1], ¢ € (—m, ] and ¥ € [0,7/2]. The charts are given by

Thody (T, ) = 2(7) +7(7) (T, ), (13a)
Toart (U, 0) = 2(0) + po(V, ©) Egpars (U, ) (13b)
Tend (U, 0) = 2(1) + p1(V, ¢) Eena (¥, ¥) (13c)

where 7 € [0,1], ¢ € (—m, 7| and ¥ € [0,7/2] (see Figure 1 for an illustration). The functions pg
and p; need to be chosen in such a way that the resulting surface is C'*-smooth. To achieve this, we
establish some helpful results.

Lemma 3.2 Let z : [0,1] = R® a parametrization of a C*-smooth regular curve C' and (t,m,b) €
C([0,1],R3*3) a rotation minimizing frame of C'. Then

Orpoay = Yt +1'¢ with ¢ = |2/|—rt - (14)
Proof: From Definition 3.1, we have

b=t xn—(t n)txt)=t'xbxt)= -t)b— (' -b)t



Figure 1: Parameters used for the parametrizations @ga¢ (purple), Tuody (orange) and Tenq (green)
of the tube surface together with the underlying coordinate systems.

As |t| = 1, there holds # - t = 0 and hence ' = —(t' - b) t. Thus, 9,{(7,¢) = —(t' - ) t follows. As
z' = |2/| t, the assertion follows from the product rule. "

It is straightforward to obtain that

, zl/ z/l
= — (= t)t.
2’| \|#|

We now assume |||/« to be small enough such that ) > ¢ > 0 and set

pT(ﬁﬂD) = T(T) - 777(19, ‘10)7 T E {0’1}7 (15)

with
492 (9 — Z)r(0) r'(0) 492 (9 — Z)r(1)r'(1)
(0, ) = ————2 , o omdp) = o
729 (0,% — o) T2 (1, )
The following Lemma is proven in Appendix A as the proof just consists of straightforward
technical calculations.

Lemma 3.3 Let z : [0,1] — R3 be a parametrization of a C*-smooth regular curve C and let
(t,n,b) € C([0,1],R**3) be a rotation minimizing frame of C. If ||7||2.00 is sufficiently small, then
Thodys Lstart ANd Tena given by (13) and (15) are the atlas of a C*-smooth surface.

In the setting of the previous section, each obstacle D is, thus, represented by an element
X = (z,r) of the set

M ={(2,7): 2:[0,1] = R® C*-smooth, regular and 7 € C'([0,1]), 7> 0} . (16)

We note that not every element of M yields an atlas of a regular C'-surface. Restrictions on the
curvature of z and the magnitude of r apply.

We proceed by formulating a theorem that characterizes the domain derivative of the electro-
magnetic far field map for tubular obstacles, both in the case of a perfectly conducting and a
penetrable obstacle. We vary the shape of the obstacle represented by (z,r) € M by considering
(z+4+ 06,7 +¢) € M for (d,¢) sufficiently small in norm. In what follows, quantities, which are
perturbed in this way are equipped with an additional index (4, €).

7



Lemma 3.4 Let 0D denote a reqular C'-surface represented by (z,r) € M. The function defined
on 0D by

he(x) = Cl%(a,g)(il?zl(il})) —x, xeS,, (e {body, start, end}, (17)

for sufficiently small ||(8,€)]|2,00x1.00 @8 C'-smooth on OD and depends smoothly on the quantities
6,8',8" ¢,¢ in C1(OD).

Proof: From (13) it is clear that in the neighborhood of almost every point on 9D, with the
exceptions of the points z(0) —r(0) £(0), z(1)+7(1) ¢(1) on the caps, the charts are diffeomorphisms.
Then, for sufficiently small ||(d, €)]|2,00x1,00, Dy definition, ks ) is C''-smooth except at these isolated
points. In a neighborhood of these points, we may instead use a regular parameterization of the
surface, for example by projection on the tangential plane, to extend the definition.

An inspection of the asymptotic formulas in (11) together with (12) and (13) reveals that @yeqy
depends smoothly on 8, §' and &, while Zg.x and Tenq also depend on §”(0), '(0) and §”(1), (1),
respectively. Straightforward calculations then yield that all three charts and their inverses smoothly
depend on 4, &', 8", €, ¢’. The same is consequently true for hs. ). n

The next theorem characterizes the electromagnetic domain derivative for tubular objects D with
boundary 0D parametrized as in (13). The linearization of hs.) with respect to the perturbation
(8,¢), denoted by h € C'(OD), plays an essential role here. As the theorem and its proof show,
both terms F'[0D]h s,y and F'[0D]h satisfying (6) exist and fulfill

F'[0Dlhse) = F'ODIh +o([|6]l200 + llellioc)  as [18]l2.00, [[Ell1o0 = 0.

Thus, instead of dealing with hs.), which involves the inverse of the parametrization in 0D from
(13), one can consider only its linearization h, which is significantly easier to compute and implement
numerically.

Theorem 3.5 Let D denote a reqular C*-surface represented by (z,r) € M. Let h € C'(dD)
denote the linearization of hs . with respect to (8,¢), so that

P, — Pl
182,00, l1ll1,00—0 |0 ||2.00 + [|€]|1.00

The far field map F from (5) with M as in (16) is Fréchet differentiable at (z,r). With the
linearization h as given above, the Fréchet derivative F'[0D]h from (6), represented via F'[z,7](9, ),
satisfies F'[0D](8,e) = E'™. Here, E' is the unique solution of (3a) together with (7) in the case
of a perfect conducting obstacle and of (4a) together with (8) in the case of a penetrable obstacle,
where in both cases (7) and (8), the perturbation m is replaced by h.

~ 0. (18)

The proof of Theorem 3.5 requires the explicit computation of the linearization h for given
h:). In the following lemma, we start its derivation by studying the asymptotic behavior of the
quantities involved in the surface parametrizations with respect to é and . As these results are
purely technical in nature, we formulate them in a separate lemma that we prove in Appendix B.

Lemma 3.6 [t holds that

/ / 1 ., 5 -t " 2t
Voo = —(-C(e+d ~t—r(_5 _

27 TP TP

5’) 40 (18120 + lelloo)

as ||0]|2,00, |l€lloc = 0, as well as

1 2
pre) = prt Yt €D(1) + Y v 8D(r) 0 (8]l200 + lellioe) s T E{0.1},
j=1

Jj=0

8



as [|6|2,005 ||€|l1,00 = O, where

o 770(797 90) 770(797 90) / - 770<797 90)
M0,0(ﬁaw) =1- ’I“(O) w(o’ % — S0) t (0) ’ C(Oaso)’ H1 0(19’ 90) - = 7"/(0) )

o 771(79790) 771<19?90) ’ 771(19790)
o1 (0, 0) = 1— D o) t'(1)-¢(1,9), pa () = — o)

and

() r(0) 2"(0) - €(0, ¢) r(0) 2"(0) - £(0)

V1,0(797§0) = " (Q% 90) ((1 + 12/(0) 2 >t(0) + 12/(0)2 ¢(0, 90)>7
m(v, ¢) r(1)z"(1)-¢(1, ¢) r(1)z"(1) - ¢(1)

alr:0) = o (= )0+ i <0-9),
vaolt ) = —— DD g ),

0,5 =) 12(0)]
i)
vl = gy e )

Finally, the perturbation of the parametrization of the caps from (12b) and (12¢) is given by

Eatart,s(V, ) = Eutart(V,0) + (1) 6°(0) + By (¥, ) - 6°(0) £(0) + 0 ([[0]]1.00) -
Eenas(0,9) = Eena(V,0) + 1 (V) 6'(1) + B (V) - 8'(1) £(1) + 0 (||| 1.00)

as ||0||1,00 — 0, where

o _COS(19> _Estart (197 90)
OCO(Q?) - |Z’(O)| ) ﬁO(ﬁa 90) ‘Z’(0)| )
. COS<,Z9> _£end(797 ()0)
041(79) - |Z/(1)| ’ ﬁl(ﬁa 50) |Z/(1)|

From Lemma 3.6, we can immediately obtain an explicit formula for h.

Corollary 3.7 The function h from Theorem 3.5 is given by h(x) = hyoday () for & = Xyody (T, )
and by h(x) = hy(x) for @ = x,(9, ), { € {start,end}, where

() = 3(r) — LDEE D ) 1 o) ¢,
(@) = 6(0) + (0. 2) (i) 810) + (1. ) By, ) - 80} (0)
+ (Z tio(d: ) €2 (0) + Z vio(V: ) - 6“)(0))5%(19, 2
@) = 501 4 0,9 D) 50) 5 100, 9) B0, ) - SV ()

# (a0 + S vsa0.6)-690) ) sl ),

with the coefficient functions defined in Lemma 3.6.

Proof: By definition,

x5 = Tet+thoxi+0(]0]200 + [l€ll1,00) 5 ¢ € {body, start, end} .

9



for ||6]|2.00 ll€]|1.00 = 0. We have

Lhody,(8,¢) (T7 ()0) = Z(T) + 6<T> + 8(T)C(T7 (P)
+7(7) (cos(p) ms(7) + sin(p) bs(7)) + 0 ([|8]|1,00 + [[elc)

where 7 € [0,1] and ¢ € (—m, 7]. Inserting the asymptotic expansions from (11) then gives the
result of the corollary for € = @04y (7, ). Likewise,

Ty (8,6) (0, 0) = (D, ) + p- (9, 0) (5@,5(197 @) — &9, 90))
+&,(9,90) (pr5.0) (0, 0) = pr(0,90)) + 0 (II8]l2,00 + llell1.00) »

where (¢,7) € {(start,0), (end, 1)}, ¢ € [0,7/2] and ¢ € (=7, w]. The remaining assertion follows
from Lemma 3.6. L

Proof:[Proof of Theorem 3.5] In order for F'[0D]h s . to exist and to satisfy the formula F'[0D]hs ) =

'(%fg), the vector field hs ) from (17) needs to be extended to a compact neighborhood of 9D. Here,
we first extend it constantly to a tubular neighborhood of D and multiply with a smooth cut-off
function afterwards so that the extension has compact support. For this purpose, let I C R be a
small neighborhood of 0 and denote by S, the C'-smooth surface generated by (z,r+0), for o € I.
Then, U = |J,; Ss is an open neighborhood of dD. Let

U(x,0) = « + hpo(), (x,0) € 0D x I.

For any (x,0) € 0D x I, it holds that V(x,0) € S,. Moreover, ¥ is continuous. Now, let
x* € 0D and let U C 9D be a relative open and sufficiently small neighborhood of * in dD.
By the definition of a regular C'-smooth domain, there exists an open V C R? and a regular C*
parametrization o : V' — U. Let y* € V be such that a(y*) = «*. With ¥(y,0) = V(a(y), o) for
(y,0) € V x I, we obtain for ¢ € {body, start, end }

U(y,0) = a(y) + hoo (oY) = To00 (2 (a(y), aly) €SNU.
Then, since h(0,0) vanishes, it holds that

0% (y*,0)  da(y")

Ay, dy;
ov(y*,0) ~ lim U(x* o) — V(x*0) — im ho,0)(x*) — im h(x*) |
Jo o—0 o o—0 o o0 O

where h denotes the linearization of h . with respect to o. The regularity of « implies that
ayllf(y*, 0) x ayQ\TJ(y*, 0) = cv for some function ¢ # 0. An inspection of k in Corollary 3.7, together
with the fact that the Jacobian Jg of U satisfies det(Jg) = (8y1(13(y*, 0) x 8y2lff(y*, 0))-h # 0 yields
that Jg is invertible. By the inverse function theorem W defines a local diffeomorphism around
(x*,0). Due to the compactness of 9D, it follows that there exists a sufficiently small I such that
U : 9D x I — U is bijective. The constant extension of h(s.) to U is now given by

hie(u) = hoo(x),  u=Y(z.0)elU.

Multiplication of h(s.) with a smooth cut-off function provides a compact support in U. For the
extended and truncated hs.) we can now apply (6), what yields that

. |F(z+8,r+e)— F(z,1)— '(f;fE)HL?(SQ) .
(5,111,000 ||h(5,6) ||1,<>0 ’
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where E(5) denotes the solution of (3a) together with (7) in the case of a perfect conducting
obstacle and of (4a) together with (8) in the case of a penetrable obstacle, with 1 replaced by hs ).
From the well-posedness of these exterior boundary value problems, we furthermore conclude

||E(5 e E/OOHLQ(S2 C ||h(5,6) - h||17oo .

Thus,

|E(z + 6,7 +€) — F(z.r) — B30
< HF(z—{—é,r—l—e) — F(z,r) — '(‘f;fa)
< o([lh@ellie) + Cllhee — Rl

as [|h@ e ll1,0 — 0. By the definition of h.) and by (18), we see that both terms are of order
0(]|6]|2,00 + ll€]l1,00) @s these norms tend to 0, which finishes the proof. "

+ || B, — B

HLQ SQ) LZ(SQ

4 Numerical implementation and examples

The challenge in reconstructing a tubular scatterer from its far field data consists in solving the
nonlinear ill-posed operator equation (9). For this purpose, we study the discrepancy between the
given far field data E* and the far field F(z,r) generated by a tubular scatterer parametrized by
(z,7) € M with M as in (16). Our approach in solving (9) is to minimize this discrepancy in
the set M. Due to the ill-posed nature of the problem we add suitable regularization terms to the
discrepancy and then minimize this regularized functional using the Gauss—Newton method.

Inspired by previous work using asymptotic scattering models for thin tubular objects [1,5,16],
we solve the minimization problem

J(z,r) = |[|[F(z,7)— E°°||%?(S2) + a3 Uy (2) + as ¥a(2) + a3 U3(r) — min, (19)

for (z,7) € M with regularization parameters o; > 0, j = 1,2,3. The regularization terms, which
we discuss in more detail below, penalize unfavorable characteristics of the spine curve z and the
radius function r during the optimization.

The first regularization term is the total curvature of the spine curve z, which is given by

Uy(z) = /0 x*(7)|2/(7)|dT, with curvature x(7) = |#'(7) x zu(T)’,

|2 (7)[?
To define the second penalty term, aimed at ensuring a close to uniform segmentation of the pa-
rameter interval, we choose n € N knots ¢;, j = 1,...,n, on the parameter interval [0,1]. The

regularization term is then defined by

1 1 ti+1 ?
2 (1 dT—/ 2'(1)| dr
oy ol [

Finally, the third term, penalizing large variations of the radius function r, is defined as

_ /01 ()2 dr .

In each step of the Gauss—Newton scheme, an update to the current iterate is computed. In this
update step we impose two additional constraints. On the one hand, we require r to remain positive
and on the other hand, we require the condition

r()kllcpyy < 1, tel0,1],

n—1

=1

.
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to hold. As described in [17, Thm. 1], this condition on the curvature x and radius r guarantees the
tube to have no local self-intersections.

In the implementation, we represent z by a 3rd-order B-spline curve defined by n + 2 control
points and the radius function by a cubic spline using the knots ¢; as interpolation points. Applying
the Gauss—Newton method to solve (19) involves the computation of the Fréchet derivative of J.
Formulas for the derivative of ¥; and W, in the context of the Gauss—Newton scheme are given
in [16, Lem. 4.5]. The derivative of V3 is easy to compute. To obtain the Fréchet derivative of the
far field map, the problems (3) and (3a) together with the boundary condition (7) need to be solved
in the case of a perfectly conducting scatterer. For a penetrable scatterer, the problems (4) as well
as (4a) together with the boundary condition (8) need to be solved.

We translate these exterior boundary value problems into equivalent integral equations which
we solve by using the boundary element method. Let

elk‘wfyl

(I)k(way): m#yv

Arle —y|’

denote the fundamental solution of the Helmholtz equation Au + k*u = 0 in R?\ {y} for the wave
number k. For a smooth scalar- and vector-valued density ¢ and ¢, the scalar- and vector-valued
single layer potentials SL; and SLj are given by

SLy o) = /8D@k<w,y>so<y>ds<y> and  SLy p(x) = AD¢k<m,y>¢<y>ds<y>,

where © € R*\OD. The potentials SL; and SLj, extend to continuous operators from H~'/2(9D,C™)

to HL .(R?,C™) for m =1 and m = 3, respectively. The electric and magnetic potentials

1
ErLp =1k SLyp — = grad SL;(Divey) and Hjy = curlSL; ¢

are both well-defined continuous linear operators mapping from H~/?(Div,dD) to H(curl? D)
and to Hie(curl®, R?\ D), respectively (see [3, Sec. 4]). The electromagnetic boundary operators
Sk, Cr : H™Y/2(Div,0D) — H~'/?(Div,0D) are obtained by averaging tangential traces of the
potentials,

1 1
Si = 3 (v Er+v Er), Cr= 5 (v M+ Ha) -

Here, the superscript “+” indicates a trace taken from R?\ D, while the superscript “—” indicates
a trace taken from inside D. The boundary operators satisfy the jump relations (see [3, Thm. 7])

1 1
V€L =Sk, %j\cfgkzzFif-FCm %i'szzF§]+Cka vEHi =Sk .

We also introduce the multitrace operator

A (H™V2(Div,0D) = (H*(Div,0D))?, Ay = {Csk 2]

To compute the scattered field or its domain derivative for the perfect conductor problem, we
use the regularized combined field integral equation (CFIE). Defining the regularization operator
R = Sj;, the equation is

(%I+Ck—RSk>A: (Sk+R<%I+Ck>>f> (20)

12



where f is given by the right-hand side of (3b) or (7). The solution of (20) is equal to the magnetic
tangential trace on 9D of the corresponding radiating field in R\ D, i.e., it holds

A = 7L E® for f asin (3b) and A =~LE for f asin (7).

The corresponding radiating electric field is £, A. This version of the CFIE has the advantage of
being well-conditioned as well as neither suffering from spurious frequencies nor having the “low-
frequency problem” [6].

For the penetrable scatterer, we instead use a variant of the well-known PMCHWT integral
equation which uses the exterior traces of the scattered electric and magnetic fields as the unknowns
[3,4]. For abbreviation, we denote by k1 = w,/g1/i1 the wave number in the interior and by &, = £, /¢
and p,. = p1/po the relative electric permittivity and relative magnetic permeability, respectively.
The integral equation now reads

(57" A, S+ Ay) m - (S‘1 Ay S — %1) [g ] . with §= [(1) Om] (21)

and the functions f, g given by the right hand sides of (4b) and (8), respectively. The integral
equation is uniquely solvable (see [4, Cor. 6.4]) with the unknown functions given by

{Q] = [lﬁﬁi} for [ﬂ as in (4b) and {%} _ {%{EI’,} for E] as in (8).

The radiating fields and their far field patterns may be obtained from the Stratton—Chu represen-
tation formula.

The discretization of these boundary integral equations is carried out using the bempp-c1 bound-
ary element method library (see https://bempp.com). In this library, the function spaces are dis-
cretized using the Rao-Wilton-Glisson (RWG) and Buffa-Christiansen (BC) finite element families
as detailed in [20]. Implementations of all integral operators introduced above are available, and
data sparse representations can be assembled by employing the fast multipole method.

The operations and surface differential operators occurring in (7) and (8) are not all readily
available in the library and hence require additional implementation. Using the formulas

1
E,=v-E= 7 Div(v.H) and Curl (h,E,) = Grad(h,E,) x v,
i

we may compute all quantities occurring in the boundary and transmission conditions (7), (8)
from the total fields of the corresponding direct scattering problem. The surface gradient Grad is
available as an implemented operator in bempp-cl while the surface divergence can be represented
in weak form via the partial integration formula

/ vDivU ds = — U Gradvds.
aD aD

Further operations such as the rotation operator - X v and the product of two boundary functions
are implemented using suitable projections on the relevant boundary element spaces.
For our numerical experiments, we consider the scattering of a plane wave

1 1
i Ty o ike-d 1
E H)Y=(p, [2dxp|et=d — d=—1|1|, p=]0],
( ) (p\/uo p) velk p 0

from a tubular obstacle D. The vector d € S? is the direction of propagation and the vector
p € C3\ {0} denotes the polarization of the plane wave. The electric far field pattern corresponding
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to this pair of incident plane waves is denoted by E*°. We further perturb the electric far field
pattern E*° by some additive complex-valued random noise with noise level § > 0. The given data
for the reconstruction is thus E°° satisfying

HEOO o EOO,(SHL?(S?)

_ =4,
1Bl 2 s2)

The obstacle D is represented by functions (z,r) € M as detailed in the examples below. For
representing the iterates during the reconstruction we use a different discretization than in the
simulation for the true scattering object D. This is supposed to reduce the risk of inverse crime. We
use the generalized minimal residual (GMRES) method to approximate the solution to the system
of linear equations resulting from the discretization of the CFIE in (20) and the PMCHWT integral
equation in (21). For the GMRES method we pick the tolerance le-5 and do not use any restarts.
The Gauss—Newton iteration terminates when either the relative residual becomes smaller than the
applied noise level or when the relative movement of the spine curve and the relative change of the
radius function, which are computed by the norm of the respective update divided by the norm
of the corresponding previous data, fall below a given tolerance. In all subsequent examples, a
tolerance of 1% for both the relative movement and the relative radius change is selected. For each
example we provide a convergence history together with a graph of the relative residual plotted
against the iteration number. Each plot of the convergence history features the true scatterer in
faded blue together with projections onto two surrounding planes in faded gray. The current iterate
is found in solid blue with its projections in solid gray. The chosen iterates are indicated in the
graph by dashed lines that highlight the iteration number and the associated relative residual.

Example 4.1 We consider a perfectly conducting obstacle D defined by a 3rd-degree B-spline curve
with control points ¢; = (cos(jw/5), sin(jn/5), j/5)7, j = 0,...,4. The radius function r =
3/20 exp(sin( -)) is represented by a cubic spline with the distinct knots of the B-spline as the inter-
polation points. We choose the material parameters eg = g = 1 and the angular frequency w = 2.
Discretizing the surface leads to a mesh and a corresponding RWG finite element family with 9882
degrees of freedom (DOFs).

For the reconstruction, we choose a B-spline spine curve of degree 3 defined by 7 control points
and knotst; = j/6, j =0,...,6. The radial function is represented by a cubic spline with these points
t; as the interpolation points. For the initial guess, the spine curve is chosen straight and the radius
function constant. In each iteration, the RWG space discretization of the corresponding mesh has
6426 DOFs. The regularization parameters are chosen as oy = 25/4, ag = 64, a3 = 36. For solving
the boundary integral equations from (20), the GMRES method requires between 22 and 35 iterations.
Starting with a relative residual of approximately 82.4% the Gauss—Newton iteration terminates after
9 iterations with a relative residual of around 1.5%. The results for the reconstruction are shown in
Figure 4.

Example 4.2 We consider a penetrable obstacle, where the material parameters are chosen as
g1 =2, =1, ie., e, = 2, u = 1, and the angular frequency as w = 2v/2. In this example,
the spine curve of the true scatterer z is the 3rd-degree B-spline curve with control points ¢; =
(cos(2j7/5), sin(2j7/5), 35/5)T, 5 = 0,...,4. This results in a helical object with one complete
turn. As before, we consider the radius function r = 3/20 exp(sin(-)), which is represented by a
cubic spline with the distinct knots of the B-spline as the interpolation points. The finite element
space of RWG and BC' functions, which is used for computing the exact far field data, has 19764
DOFs in total.

To represent the domains in the reconstruction, we use 8 control points and the knots t; = j/7,
7 =0,...,7. Here, throughout the whole reconstruction we pick finite element spaces of RWG and BC
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Figure 2: Top-left to bottom-center: The initial guess, samples of the reconstruction and the final
reconstruction for Example 4.1 are depicted. The exact obstacle is displayed slightly transparent as a

comparison for each iteration. Bottom-right: The relative residual plotted against the corresponding
iteration.
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Figure 3: Top-left to bottom-center: The initial guess, samples of the reconstruction and the final
reconstruction for Example 4.2 are depicted. The exact obstacle is displayed slightly transparent as a

comparison for each iteration. Bottom-right: The relative residual plotted against the corresponding
iteration.
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Figure 4: Top-left to bottom-center: The initial guess, samples of the reconstruction and the final
reconstruction for Example 4.3 are depicted. The exact obstacle is displayed slightly transparent as a
comparison for each iteration. Bottom-right: The relative residual plotted against the corresponding
iteration.

functions with a total of 12852 DOF's, respectively. The radius function of the initial guess is again
chosen constant. We pick the reqularization parameters c; = 9/16, ay = 64, as = 36 and start
the reconstruction algorithm. Throughout the whole algorithm, the GMRES method approrimating a
solution to (21) converges within 6 to 7 iterations. Starting with a relative residual of approximately
108.4% the Gauss—Newton iteration terminates after 14 iterations with a relative residual of about
2.6%. In Figure / samples of the reconstruction are depicted.

Example 4.3 We consider a penetrable obstacle, where the material parameters are chosen as
1 =2, 1 = 3/2, ie., & = 2, pp = 3/2, and the angular frequency as w = 2v/2. In this
example, z is the 3rd-degree B-spline curve with control points ¢; = ((j/6 + 3/20) cos(jn/3), (/6 +
3/20)sin(j7/3), 27/9 — 1)7, j = 0,...,9. This represents a conical helical object performing one
and a half turns around the vertical axis. We consider the radius function r = 1/10 exp(sin(-)) +
1/30 sin(4m ), which is represented by a cubic spline with the distinct knots of the B-spline as
the interpolation points. The finite element space of RWG and BC functions, which is used for
computing the exact far field data, has 9780 DOFs in total.
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To represent the domains in the reconstruction, we use 12 control points and the knots t; = j/11,
j=0,...,11. The finite element spaces of RWG and BC' functions which are used throughout the
iteration have 6624 DOF's in total. The radius function of the initial guess is again chosen constant.
The regularization parameters are chosen as a; = 9/25, ay = 64, a3 = 16. The GMRES method
approximating the solution to (21) converges within 7 to 9 iterations. The Gauss—Newton iteration
starts with a relative residual of approximately 91.1% and terminates after 34 iterations with a
relative residual of around 5.7%. In Figure j samples of the reconstruction are depicted. Restarting
the algorithm with the final reconstruction seen in the bottom middle plot of Figure J as the initial
guess, but with the reqularization parameters lowered to oy = 1/100, as = 1, ag = 1/4, yields an
even better result with a relative residual of around 1.8% after 5 additional iterations. We do not
show this result graphically here.

The examples show that we have developed an algorithm that reliably reconstructs the shape
of tubular scatterers from electromagnetic far field patterns for just one incident plane wave. In all
cases, we obtain a very good approximation of both the spine curve and the radius function. In our
experiments, the most delicate issue has turned out to be the choice of regularization parameters for
which we cannot offer an automated or a-posteriori selection procedure. A reasonable choice leads
to a very good approximation of the scatterers shape in all examples. For challenging geometries,
in particular such as in example 4.3, the stopping criterion of small updates in the iteration is met
rather than that of the relative residual falling below the noise level in the data. In such cases,
a restart of the minimization with reduced regularization parameters, as outlined at the end of
example 4.3, often yields an additional improvement of the shape approximation.

We observe that the reconstruction of penetrable obstacles with real permitivitties and perme-
abilities works more reliably and stably than the reconstruction of perfectly conducting obstacles.
For objects with a helical structure, it has turned out to be quite delicate to reconstruct perfect
conductors with more than 1/2 turns while this is still soundly feasible for dielectric scatterers.

In conclusion, we derived a computable characterization of the domain derivative of far fields for
a class of tubular objects, where — in contrast to star-shaped obstacles — the surface representation
depends non-linearly on the degrees of freedom in the parameterization. Furthermore, we have
demonstrated consistent reconstructions of a variety of such objects, confirming the underlying
theoretical results.
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A Proof of Lemma 3.3

We here give the proof of Lemma 3.3. Obviously, ®hody, Tstart and Tenq €ach are parametrizations
of Cl-smooth surface patches in R®. Moreover,

mend(gﬂp) - z<1) +P1(§,90) C(LQD) - Z(l) +T<1) C(la(p) = mbody(1v90)7

and

Tstart (5, 0) = 2(0) +po(5, ) ( n(0))
— 2(0) + ol ¢) (sin(3 — ) b(0) + < — &) n(0)
= Z(O) + T(O) (07 % - <p) = wbody(07 2 90) :
Hence, these three functions form the atlas of a C°-smooth surface. Note that the (-coordinate

is oriented differently for the starting cap than for the body and end cap, and that there is a

phase-shift.
It remains to show that the unit normal is continuous across the interfaces of the three surface

patches. By Lemma 3.2,
Qoa:body X 8waody = T6¢C X (¢t—|—7°/C) = T(¢8¢C X t—|—7’l L,OC X C) .

We note that
Dopr(5,0) = ——F—~ Opp1(5,¢) = 0.

Hence,

aﬂwend(%v @) = aﬂpl(%> @) €end< 90) + pl( ) 8ﬁ€end<%7 30)

T(1<) Tl(i) (cos(p)m(1) +sin(p) b(1)) — r(1) t(1)
@,
_ ¢(1,¢)( (1) ¢(1,¢) + (1, 9) E(1)),
Opend(3, %) = 0pp1(3:0) €una(5: ) + £1(5.9) Opkiena 5, )

(

r(1) (=n(1) sin(p) + b(1) cos()) = 7(1) ¢(1, ) .

We conclude from

Ouna(5.9) X Ona(5.9) =~ (0(10) (1) + (1) (1) DL
_ @
= (L) (Op@rody (1, ) X Or&pody (1, ¢))

that the unit normal vector is continuous across the interface of Spoay and Seng.
Completely analogously, we have

~—

Oopo(5,9) = =7 Oppo(3,) = 0,
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and thus

Hence

Oy Tstart (%7 80) X (9¢fvstart(§, 90)

frg m (acpwbody(L% - QO) X awaody(l,% _ QO)) 7
72

establishing that the unit normal vector is also continuous across the interface of Syoqy and Sgare.

B Proof of Lemma 3.6

We use the linearization formulas

1 1 h 1 1 x-h
— - o), n L h), h—0.
x+h T x2+0( ) -0, |z + h| le|  |x]? +o(lhl), =0

The second formula gives

12 "

1
ty = ts = '+ — (8" — (8" - t)t) —
N PAR A |2/|

2t S
- 0 —(8-t)t)—
|z’|2 ( ( ) ) |z’\2

(0= (8- ) t)t+o([0]20c)  [16]l200 = 0.

From the asymptotic expansions in (11), from (12a) and ¢’ -t = 0, we have

1 o -t 2"t
. Y VT (A
57 Cs ( T TR TP

5’) Cto(ldlae)  (18lam —0).

Hence, from (14) we obtain the asserted asymptotic perturbation formula for ¢s. By inserting this
expansion in (15) and using the first linearization formula, we obtain

Prse = P+ (1— TE) - wz]f")t’(l)-g‘(l,-)) e(1) - %m £'(1)
W s (ZCM) D Y
b s (e o ) (U + Z0A ) o)
) ) 4 5 6
DG 8" )) + 0 (Il + lellin) 3l = 0. el 0.

This is the asserted asymptotic perturbation formula for p;. The formula for p, is obtained analo-
gously.
Finally, from the asymptotic expansions in (11a) we directly obtain the asymptotic expressions

fOI’ Estart and E

end"
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